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For a fixed, continuous, periodic kernel K, an sk-spline is a function of the form
sk(x)=co+27_, ¢;K(x—x;). In this paper we consider a generalization of the
univariate sk-spline to the d-dimensional torus (¢>2), and give almost optimal
error estimates of the same order, in power scale, as best trigonometric approxima-
tion on Sobolev’s classes in L,. An important component of our method is that the
interpolation nodes are generated using number theoretic ideas. ~ © 1999 Academic Press

1. INTRODUCTION

Let the d-dimensional torus T¢=R%2zZ¢ and 4, = {wy, .., w,} = T% be
interpolation nodes. Then, if K€ C(T%) has mean value 0, an sk-spline on
T4 is a function of the form

sk(w)=co+ Y, e K(w—w,),
i=1
where
c;=0.

1

M=

i=1

For a continuous function f the sk-spline interpolant to f on the grid
A4, 1s denoted sk(f, 4,). Such functions are natural generalization of
periodic polynomial splines, realized when K is a Bernoulli monospline of
appropriate order. The sk-splines were introduced, and their basic theory
developed, by Kushpel [6, 7]. In this paper we continue with the develop-
ment of error estimates for sk-spline interpolation, begun, in the univariate
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case, in [8], and extended into higher dimensions in [4, 11]. For an
overview of approximation by sk-splines see [9].

The above construction of an sk-spline using translates of a fixed kernel
is identical to the construction of interpolants using a fixed conditionally
positive definite radial function of order 1. This method of producing inter-
polants has received a lot of attention recently both for approximation in
Euclidean space ([ 13, 14, 15]) and on the sphere ([2, 12, 16]). In fact, due
to the compactness of the torus and the sphere, the notions of positive
definiteness and conditional positive definiteness are almost identical: Each
conditionally positive definite kernel gives rise to a positive definite
functions by the addition of an appropriate polynomial. For the case
of sk-splines this polynomial is simply a constant. The degree of con-
ditional positive definiteness gives a lower bound for the degree of
polynomial reproduction of the space of splines. Thus, sk-splines reproduce
constants.

In the univariate case the optimal rate of convergence of spline inter-
polants with n knots and n points of interpolation on Sobolev’s classes
Wi(TY) in L(T"), 1<p, g<co, has order n="+/?=1D+ as n — oo, for
re N, where (@), :=max{a, 0}; see, e.g, [8]. The rate of best approxima-
tion from T, the subspace of trigonometric polynomials of degree <n, has
the same order of convergence.

A fundamental question for multidimensional spline theory is whether
the subspace of multidimensional splines (interpolants) will be as good as
the subspace of trigonometric polynomials (of the same dimension) in the
sense that they have the same rate of convergence on Sobolev’s classes? If
yes, then how do we construct optimal interpolants.

The purpose of the current article is to construct subspace of sk-splines
which gives the same (up to some logarithmic factor) rate of convergence
as the subspace of trigonometric polynomials (of the same dimension) on
Sobolev’s classes.

In the multidimensional setting, on T¢ we consider the usual anisotropic
Sobolev class W;(Td) = W3 with smoothness a=(ay, .., a,), 0<r=a,=

- =a,<da,,,< --- <ay, The order of approximation of functions from
w2, in L,, by trigonometric polynomials from the optimal hyperbolic
cross containing n(logn)*~! harmonics, is (n~'(logn)’ 1) —WrP=VD.,
l<p, g< oo (see, e.g, [3]).

Interpolation at n points of functions /'€ W by splines with gridded data
gives the order of convergence n" = /7= V0l for | <p<2<g< o0, 1/p—
1/g=1/2 (see [10, 11]) which is much slower than the order of best
trigonometric approximation. In [1] the rate of convergence of Hermite
interpolants, for p=2, g=o0, is explored. In the case of Lagrange
interpolation they obtain the order of convergence n = *1/2/4,
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Applying the apparatus of sk-splines we construct interpolants which
have the same order of convergence, in the power scale, as best trigono-
metric approximation. In [4] we give such a result. Using more
sophisticated techniques we can improve this result by decreasing the order
of the logarithmic term in the error estimate.

An important component of our method is that the interpolation nodes
are generated using prime numbers and associated number theoretic
ideas. For a fixed prime number P let Z?>G,={g=(g,, .., g,): 1 <g;<
P—1, i=1,.,d}. Then for any fixed geGp, let A%={w,=2njg/P:
j=0,1,.,P—1} = T% For future reference we note that —W,=Wp_,
j=0,1,.., P—1, setting wp=w,.

Define the Fourier coefficients

K(z)= j K(w)e ™ dw, zeZ¢

where wz denotes the scalar product of the vectors w and z, and dw is the
normalized Haar measure on the torus. We will consider kernels K of the
form

Kw= Y K(z)e™, Y K(z)< o,

ze729/{0} ze79{0}

where K(z) >0, for all ze Z9/{0}, that is, we assume that K has mean value
zero and positive summable Fourier coefficients. Then, it is guaranteed (see
Remark 1) that the interpolation problem

P
sk(w))=co+ Y, ¢, K(w,—w;) =0, i=1,.., P,
j=1
P
Y ¢;=0,
j=1

has a unique solution.

In Section 2 we give an explicit representation of the cardinal sk-spline
on the knot set 4%, and give some useful facts concerning these splines. In
Section 3 we give asymptotic error bounds for sk-spline interpolation, on
4%, of functions in Sobolev classes. Note that all equivalences in this paper
are modulo P, and that all integrals are over the torus with respect to
normalized Haar measure. Furthermore, the C will be used to denote a
constant, not necessarily the same at each occurrence, which may depend
on any parameter but P.
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2. CARDINAL sk-SPLINES AND INTERPOLATING
FOURIER MODES

The main tool for constructing cardinal sk-splines is the discrete Fourier
transform on the knot sequence 4%. Therefore, the proofs of many of the
results in this section are tractable to standard direct calculation. With this
in mind we leave out all proofs except that of Theorem 2.

Fori=1,..,P—1, let

P—1

K (w)= Y K(w+w,) e 2/,
s=0

LeMmA 1.

K, (w—w,)=e PR (w).

THEOREM 1. Suppose that K;(0)#0, A=1,2, ... P—1. Then

~ 1 P Ky(w)
skg(w):=<l+ = >
’ P E‘l K50
satisfies
~ 1 w=0
kg _ s E)
skB(W) {0, w=w, I<j<P-1

In other words, sk& is a Lagrange function for the points Wg, ..., Wp_ .

Remark 1. It is straightforward to show that qu_i is an sk-spline. Also,
if K(z)>0 for all ze Z¢ then, for A=1,..,P—1,

P—1
Ri0)='Y Kiw,)e 2
s=0

P—1
— Z Z Ie(Z) eizws—Zm‘/{s/P
s=0 zez9

P—1
— Z K(Z) Z e(Znis/P)(zg—A)

zez4 s=0

=P Y K(z)>0,
zg=1
as the Fourier coefficients of K are all positive. Thus, as long as the Fourier

series for K is absolutely convergent, sk-spline interpolation has a solution.
We know that this is unique from Theorem 4 of [10].
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LEMMA 2. For all we T¢,

~

P
ZSkﬁ,w w,) =1

LemMA 3. (a) sT<§,(—w)=sT<1%(w).
(b) If we write

then
(i) co=1/P,
(i) cp_;=c¢; 0i=1,..,P—1.
For the following theorem we require some new notation. Let > * denote

a sum in which the summation index ranges over all non zero elements of
the summation set.

THEOREM 2. Let E (W)= ZP 1 ’""skg(w w). Then
d
|E, (W) <2 L, R forany zeZ¢
S,/K(z), zg #0,

where

S,=Y" Rk+2).

gk=0

Proof. First let us set n=2g, 0<n <P, so that zw;=2njn/P(mod 2x).
Then, by Lemma 1,

Pl Pl 1 1 Pt Kk(W W)
™ g g(w_w)= ezzw.{ }
P—1 P—1 —1
_1 5 ,zwj+1 y Ki(w) 7 Y o2tk
P j=0 P k=1 Kk(o) j=0

1, n=0,
={1~< N | (1)
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using the discrete orthogonality of the complex exponentials. If » =0 the
result is obvious. If n# 0 then

P—1
K, (w)= Y K(w+w,) e >"

j=0
P—1

— Z { Z Ie(k) eik(w+wj)}e—2m‘nj/P
j=0 ‘kezd

P—1

— z A(k) eikw Z e—27ri(n—kg)j/P

kezd j=0

=P Y K(k)e™.
kg=

n

Hence, if n#0, using (1), we have

 Yigen K(K) €™
[Eyw)] = et = =82
kg=n
~ eizw ZkgEnK(k)_zkgEnKA(k) eikw
- Y rg=n K(k)

_ Zig=nkrn K(K)
T Xig=a K(K)

_ Zlfgso Ie(k-l-z)
B Zkgzok(k—i_z)'

The first part of the result follows easily and the second part because all of
the Fourier coefficients of K are positive. |

3. ERROR ESTIMATES

In the following analysis we will require two simple inequalities. We will
prove the first only, the second following in a similar fashion.

LemMA 4. Lett=(tq, .., ty) andt =(t}, .., t,) satisfy t,=t;=1,i=1, .., v,
and 1 <t,<t, i=v+1,..d and let s range over N°. Then, for >0 and
n=0,

(a)

Y 28 < C2P (2)

ts<n
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Y 2-hsc2 by, (3)

t's>n

Proof. (a) For d=1 the result is trivial, so we proceed by induction
on d, distinguishing two cases; v=1 and v> 1. If v=1 we write

Z 2Bts < Z 2Bty Z DB s+ e Ty _154_1)
ts<n tySgs<n LS+ o g Sg_ 1 Sn—1;5,
1253 (n—t;s,)
<C Z 2Btys4) B 5,
tySgsn

using the inductive hypothesis. The last sum is bounded by a constant mul-
tiple of

2ﬁ” Z 2 —Bsy(ty— t'd)’
tysg<n

and the result for v=1 follows because ¢,> t);, ensuring that the last sum
is bounded independently of n. If v>1 we write

z 2,Bt’s< Z zﬁtisl Z 2ﬂ(t’2s2+ s 2ysy)
ts<n ts|<n ySy+ - Hlgsy<Sn—1its)
< C Z 2ﬂtis1 2“”*’131)(” _ llsl)v72
tsp<sn
< Czﬂnnv72 Z Zﬁsl(fl*tl)
sy <n

again using the inductive hypothesis. However, ¢, =t =1 as v>1, so the
final sum is bounded by n + 1 completing the proof for v>1. |

Before proceeding with our error estimate we fix the kernel K, and
define the anisotropic Sobolev class W?. Let the dimensions of the torus be
ordered so that the multiindex a=(a,, .., a,) satisfies | <r=a,= ... =

a,<a,, < --- <ay. Then, let

A

Ka(z) :g;al . o Z;ad,

where, for ne Z, n=max{|n|, 1}. Define

161, = “W‘W)'”dw}”” I<p<o,

ess sup |¢|, p=o0.
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For 1<p<oo let U,={¢:|¢],<1}. Then,

Wi =1{y: D% eU,
={c+K,*d:ceR, peU,}.

For fixed we T% ge G, and fe W3,

|f(w) — [sk(f, 43) J(w)]

cH (Ky x §)(w)— Y [+ (K, * ¢)(w,)] sk&(w—w))

= ‘(Ka *P)W) —

for some ¢ € U,, using Lemma 2.
For ze 7% let us define the coefficients

~

P
CZ(W):J {Ka(w—y)— Z Ka(wj_y) S %’(W_Wj)}e_izy dy
j=1
Then,
CZ(W)Zka(Z) Ez(w)s (4)

where E,(w) is defined in the statement of Theorem 2.
Using Holder’s inequality we can bound

(K, % §)(w,) sk&(w —w))

1

M

‘Ka * P(w) —

J

<li¢l,

Ky(-—w)— i Ka(w;— - ) sk(w—w;)

1/p
<< 5 |cz<w>|P> , (5)

zez4

using the Hausdorff-Young inequality for 1 <p <2 (see [17]).

To estimate the right hand side of (5) we divide Z¢ into two regions, I’ 0
including the origin, and its complement. The number Q depends on the
prime number P. Let b=(pa—e)/(pr—1), where e=(1, ..., 1), and let b’ be
any multiindex satisfying b;=1, i=1, ., v, and 1 <b;<b;, i=v+1, .., d.
For any non-negative multiintegers s, ¥, = {ze Z% 25— 1 <|z,| <25+ —1,
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i=1,..,d}. For fixed Q let m be the integer such that 2"~ '<Q<2™
Then,

Remark 2. I'yis approximately the set of multiintegers inside the hyper-
bolic cross K(z) <1/0Q.

PROPOSITION 1. For every we T¢,
1/p
< > |C;(W)|"> <CQ"*V7(log Q).
z¢1"Q
Proof. Using (4) and Theorem 2 we have

(3 o) " <2( 5 o)

z¢FQ z¢1"Q

< 2< DY (kam)ﬂ)w

sb'>m ze¥

< 2< Y max (Ka(z))l’card(y’s)>l/p
sb'>m

ze ¥
1/p
< < z 2_”“259’> s
sb’' >m
since cardy, <292*, and max, _y, K,(z) < C27* Thus

1/p 1/p
<Z |CZ(W)|”> << Z 2(—rp+1)(S(pa—e)/rp—1)>

zéFQ sb’' =m

< Cmv—V/py—m(r—1/p)

< €O~ Vr(log )1,

because 2™~ !'< Q, where the penultimate step follows from (b) of
Lemma 4. ||

Bounding the sum

(> |cz(w>|ﬂ>l/p

zeFQ
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is a more delicate issue, and is the subject of the next, more involved,
proposition. We remind the reader that c,(w) depends on the particular
choice of g.

PROPOSITION 2. Suppose Q <[ P/4]. Then, there exists g* € G such that,
for every we T4,

< Y |cz(w)|1’>l/P < CP~"(log P)"™ QV?(log Q) —1r»,

zeFQ

Proof. First, using Theorem 2, we bound

(x |cz<w>|f’>”p<2< 5 S;’)W

zeFQ zeFQ

<2(card(I'y))"” max S,. (6)

zeFQ

Now,

card(I'p) <24 ) 2

sb'<m
< 2"m’ 1,

< Q(log 0)"~!

as O <2™, where the first step follows by (a) of Lemma 4.
To prove the proposition we now need to show that there exists g*e G
such that, for any ze I'y,

S,= Y* Ki(z+k)

kg*=0

< CP '(log P)". (7)

Let us put k=nP+m, where m=(my,..,m,)eR,:={meZ"
—[(P—1)2]1<my,<[P/2], 1<s<d}. It is straightforward to show
|[nP +m+ z| = nm/4, whenever ne Z, |m| < P/2, and |z| < P/4. Since ze I'y
max, |z,| < P/4 by assumption. It immediately follows that, for some
constant C,

(n) K, (m), nand m #0,

K"(ZJ’I‘KC{&([Pn/z]), m =0,
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Since r > 1, the series for S, is absolutely summable, and we can reorder
the sum to give, in mind of the last inequality,

Sz<c<z*1€a<n> 3 Ka<m>+z*1%a<[PnJ/2>>. (8)

mg=0, meQp,

Direct calculation shows that the second sum on the right is bounded by
CP~" for some constant C. After summation over ne Z“ we see that

YK YT K(m)<C YT K, (m)

mg=0,me2p, mg=0,meQp
* A r
<< ) (Ka(m))”’>, 9)
mg=0,me Qp

due to Minkowski’s inequality.
Since m # 0 then for the average

1 .
Si:m ) > (Ka(m))'”

geG mg=0,meQp

< P7h YT (R, (m))

meQp

because P is prime and, consequently, the maximum number of solutions
of equation mg =0 for any fixed meQ, is <(P—1)""! (see, eg, [5]).
Thus, there is a g* € G such that

mg*=0,meQp meQp s=1 s=v+1
< CP '(log P)". (10)
Combination of (8), (9), and (10) gives us (7). |
We can combine the two previous propositions to arrive at

THEOREM 3. Suppose that 1 <p <2. Then, there exists g* € G such that

sup | f—sk(f; 4%)| < CP~"+"?(log P)™~".

fe W;
Proof. Setting Q = P(log P)~" we see, from Proposition 1, that

1/
< Z |Cz(w)|P> p< CP—"+Vp(log P)v—V/p+¥r=1/p)

zeéFQ
— CP—r+ l/p(log P)vr— l/p.
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For sufficiently large P the conditions of Proposition 2 are satisfied, so that

1/p
< Z |Cz(w)|P> <Cpfr+l/p(log P)rV*V/er(vfl)/p

zeFQ

= CP~*Vr(log P)" .

Substituting these results into (5) gives the required result. ||

In order to extend these results to a wider range of p and different
norms, we require the following duality result:

ProrosiTioN 3. Let 1/p+1/p'=1 and 1/q+1/q'=1. Then, for any
geq,

sup If'—Sk(f;A%)lp'<C<Sup If=sk(f, 48)l,+ X Iea(l)>,

a a
fqu, feWp zg=0

where C is a constant.

Proof. First we write ' =K, * ¢ + ¢ for some ¢ € U, and c € R. Because
| K, =0 we may assume that | ¢ =0 as long as we admit functions whose
norm is at most 2 rather than 1. So we consider ¢ €2U?,, where UY is the
set of elements of U, with zero integral. Also, by Lemma 2, sk(f, 4%)=f
if fis a constant. Hence,

sup ||/ —=sk(f, 431,

fe WZ,

< sup [|f—sk(f, 43)]

|
pe2Uy ?

= sup [[K, % §—sk(K, * ., 4%)[,

¢62U
= sup sup Jh ((Ka * @) (W) — [sk(K, * ¢, 4%)J(w)) dw|, (11)
$e2Uy heU,

by the converse of Holder’s inequality.
We have, because K, is even,

[ WK = @)(w) dw= [ (K, + h)(w) g(w) dw. (12)
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Now we examine the term

wlv

using the fact that sk is even (Lemma 3(a)). But, by Lemma 3(b)(i),

~ 1 P
sk&(w) = >+ Y K (w—w)).
j=1
Hence,

[ AWK, * 9, 45)1(w) dw

’ 1
= ¥ (Kyx )W) {Pjh( ) dw + 2 (K, *h)(wi+wj)}

P

1
= [Hwyaw Y (K, «)(w)

i=1
Z Z (Ky # @) (W)(Ky * ) (W, ). (13)
=1 j=

Reordering the sum over j we get, in mind of the fact that ¢;_ jmoa p) =
C(j—i)(mod P) (Lemma 3(b)(ii)),

§ § &Ky * DKy )W, )
_ ﬁ ﬁ ¢l pmoa p(Ka # DIWI(Ky * h)(wW,)
_ ﬁ ﬁ ¢l pmoa K % HW(K, * B)(w)
zél (K, * h)(w,)é1 ¢i(Ky * @) (W, +w))

P

| BOWISK(K,  h, 4%)1(w) dw—}[, [ 9wy aw 3 (K, = h)(w),

i=1
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where, to produce the last line, we have simply reversed the argument used
to produce (13). However, ¢ € 2U 2,, so that, substituting the last equation
and (12) into (11) we see that

jh(W)((Ka * ¢)(w) — [sk(K, * ¢, 43)](w)) dw

sup sup
$pe2Uy heU,

=sup sup
heU, ¢pe2Uy

fd)(W)((Ka * h)(w) — [sk(K, = h, A3)](W)) dw

L Y (Ky # 9w

<2 sup [|K, * h—sk(K, *h, 43)|,+ sup_

hEU ¢62U

5 (Kehw)

i=1

because &€ U,. The result follows on observing that

1
P,

I\Mm

(K*¢ Z " K, (z) f(z) e™

ze 74

2 {lée}

Il
||| M
&>

because ¢(z) are uniformly bounded, and K,(z) >0, ze 7% |

COROLLARY 1. Suppose that 1 <p<2. Then, there exists g*e G such
that

sup | f—sk(f; 4%)], < CP~"*"7(log P)"~"".

feWa

Proof. The result follows directly from Theorem 3 and Proposition 3
on observing that

z < CP—r+1/p(10g P)rv l/p

from (7), since the quantity on the left above is S,. |
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An application of the Riesz-Thorin interpolation theorem between the

pairs (p, oo) (Theorem 3) and (1, p') (Corollary 1) leads to the final result
of the paper.

COROLLARY 2. Suppose that 1<p<2<qg<oo, with p~1—q~1>1/2.

Then, there exists g* € G such that

sup | f—sk(f, 4%)|, < CP~"*Vr=Yi(log Py~ 1/P+ 14,
few,
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